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Objective: Proton therapy is an emerging method against cancer.

One of the main development is to increase the accuracy of the

Bragg-peak position calculation, which requires more precise

relative stopping power (RSP) measurements. An excellent

choice is the application of proton computed tomography (pCT)

systems which take the images under similar conditions to

treatment as they use the same irradiation device and hadron

beam for imaging and treatment. A key aim is to develop an

accurate image reconstruction algorithm for pCT systems to

reach their maximal performance.

Approach: An image reconstruction algorithm was developed in

this work, which is suitable to reconstruct pCT images from the

energy, position and direction measurement of individual protons.

The flexibility of an iterative image reconstruction algorithm was

utilised to appropriately model the trajectory of protons. Monte

Carlo (MC) simulations of a Derenzo and a CTP404 phantom was

used to test the accuracy of the image reconstruction.

Main results: The Richardson – Lucy algorithm was applied first

and successfully for pCT image reconstruction. Probability

density based approach was applied for interaction (system)

matrix generation, which is an advanced approach to consider the

uncertain path of the protons in the patient.

Significance: The track of protons are scattered when they travel

through material at the hadron therapy energies. This property

limits the achievable spatial resolution, especially for single-sided

pCT setups investigated in this study. The main motivation of the

presented research is to test new approaches for the image

reconstruction, focusing on the achieved spatial- and density

resolution and the image noise. Realistic imaging setup were

simulated with reasonably low proton statistics, to achieve results,

which is likely to be reproducible in clinical environment.

The Bergen pCT Collaboration: Max Aehlea, Johan Almeb, Gergely Gábor

Barnaföldic, Tea Bodovab, Vyacheslav Borshchovd, Anthony van den

Brinke, Mamdouh Chaarb, Viljar Eikelande, Gregory Feofilovf, Christoph

Garthg, Nicolas R. Gaugera, Georgi Genovb, Ola Grøttvikb, Havard

Helstruph, Sergey Igolkinf, Ralf Keideli, Chinorat Kobdajj, Tobias Kortusi, Viktor

Leonhardtg, Shruti Mehendaleb, Raju Ningappa Mulawadei, Odd Harald

Odlandk, b, George O’Neillb, Gábor Pappl, Thomas Peitzmanne, Helge Egil

Seime Pettersenk, Pierluigi Piersimonib, m, Maksym Protsenkod, Max Rauchb,

Attiq Ur Rehmanb, Matthias Richtern, Dieter Röhrichb, Joshua Santanai,

Alexander Schillingi, Joao Secoo, p, Arnon Songmoolnakb, j, Jarle Rambo

Sølieq, Ákos Sudárc, r, Ganesh Tambaveb, Ihor Tymchukd, Kjetil Ullalandb,

Monika Varga-Kofaragoc, Lennart Volzs, t, Boris Wagnerb, Steffen Wendzeli,

Alexander Wiebeli, RenZheng Xiaob, u, Shiming Yangb, Hiroki Yokoyamae,

Sebastian Zillieni

a) Chair for Scientific Computing, TU Kaiserslautern, 67663 Kaiserslautern, Germany; b) Department of Physics

and Technology, University of Bergen, 5007 Bergen, Norway; c) Wigner Research Centre for Physics, Budapest,

Hungary; d) Research and Production Enterprise “LTU” (RPELTU), Kharkiv, Ukraine; e) Institute for Subatomic

Physics, Utrecht University/Nikhef, Utrecht, Netherlands; f) St. Petersburg University, St. Petersburg, Russia; g)

Scientific Visualization Lab, TU Kaiserslautern, 67663 Kaiserslautern, Germany; h) Department of Computer

Science, Electrical Engineering and Mathematical Sciences, Western Norway University of Applied Sciences,

5020 Bergen, Norway; i) Center for Technology and Transfer (ZTT), University of Applied Sciences Worms, Worms,

Germany; j) Institute of Science, Suranaree University of Technology, Nakhon Ratchasima, Thailand; k)

Department of Oncology and Medical Physics, Haukeland University Hospital, 5021 Bergen, Norway; l) Institute

for Physics, Eötvös Lóránd University, 1/A Pázmány P. Sétány, H-1117 Budapest, Hungary; m) UniCamillus – Saint

Camillus International University of Health Sciences, Rome, Italy; n) Department of Physics, University of Oslo,

0371 Oslo, Norway; o) Department of Biomedical Physics in Radiation Oncology, DKFZ—German Cancer

Research Center, Heidelberg, Germany; p) Department of Physics and Astronomy, Heidelberg University,

Heidelberg, Germany; q) Department of Diagnostic Physics, Division of Radiology and Nuclear Medicine, Oslo

University Hospital, Oslo, Norway; r) Budapest University of Technology and Economics, Budapest, Hungary; s)

Biophysics, GSI Helmholtz Center for Heavy Ion Research GmbH, Darmstadt, Germany; t) Department of

Medical Physics and Biomedical Engineering, University College London, London, UK; u) College of Mechanical

& Power Engineering, China Three Gorges University, Yichang, People’s Republic of China

ZIMÁNYI SCHOOL 2022

Acknowledgement: The authors would like to thank the support of the Hungarian National Research, Development and Innovation Office (NKFIH) 

grants under the contract numbers OTKA K135515 and 2019-2.1.6-NEMZ\_KI-2019-00011, 2020-2.1.1-ED-2021-00179. This work was also supported by 

the Research Council of Norway (Norges forskningsrad) and the University of Bergen, grant number 250858. The authors acknowledge the support 

of Trond Mohn Foundation (BFS2017TMT07). Computational resources were provided by the  Wigner Scientific Computing Laboratory (WSCLAB).

Spatial resolution Image noise RSP accuracy

Reconstructed Derenzo phantom Reconstructed CTP404 phantom

Steps of the simulation

Single-sided pCT setup

The pCT literature usually measures the energy of protons in the units of their path length in water, referred

as water equivalent path length (WEPL). During the data collection the pCT detector measures the WEPL

reduction of the protons. This approach is useful, because the WEPL reduction is independent of the

energy of the proton as long as it travels through the same trajectory. The reconstruction volume is divided

into volumetric pixels, called voxels. From WEPL reduction point of view the interaction of a proton with

consecutive voxels are independent. As a consequence the imaging can be modelled with the following

linear equation system:

𝑦 = 𝐴 ∙ 𝑥 ,
where 𝑦 vector contains the WEPL reduction of protons, 𝐴 matrix contains the (expected) path length of 

every proton in every voxel and 𝑥 contains the RSP of the voxels. The goal is to restore vector 𝑥 after the 

measurement of vector 𝑦 and matrix 𝐴.

The Richardson—Lucy algorithm*, **:
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for every 𝑖 = 1,… , 𝑁 , where 𝑁 is the length of vector 𝑥, which contains the RSP of the voxels, 𝑘 is the
number of iterations, matrix 𝐴𝑖 𝑗 contains the interaction coefficients between the proton trajectories and

the voxels, 𝑗 = 1,… ,𝑀 is the index of the trajectories, where 𝑀 is the number of the trajectories, 𝑦 contains

the integrated RSP along the trajectories, which is equivalent with the WEPL reduction of the protons

travelling along the trajectories. The
𝑦𝑗

σ𝑙 𝐴𝑙 𝑗𝑥𝑙
𝑘 term is usually called Hadamard ratio, and it represents the ratio

of the integrated RSP along the proton path and its estimate based on the voxel values calculated in the

previous iteration.

Estimation of the proton trajectory:

The most likely path (MLP) of the protons can be estimated from their incoming and outgoing directions

and positions***. In this work the MLP was substituted by a spline approximation to increase computation

efficiency. The uncertainty of the trajectory was taken into account by a Gaussian probability density

distribution around the MLP of the protons.

*) Richardson, William Hadley (Jan. 1972). “Bayesian-Based Iterative Method of Image Restoration”. In: Journal of the Optical Society of
America 62 (1). doi: 10.1364/JOSA.62.000055.
**) Lucy, L. B. (June 1974). “An iterative technique for the rectification of observed distributions”. In: Astronomical Journal 79. Provided by

the SAO/NASA Astrophysics Data System, p. 745. doi: 10.1086/111605.
***) Krah, Nils, Feriel Khellaf, Jean Michel Letang, et al. (July 2018). “A comprehensive theoretical comparison of proton imaging set-ups in
terms of spatial resolution”. In: Physics in Medicine and Biology 63 (13). doi: 10.1088/1361-6560/aaca1f.

METODOLOGY

RESULTS

The spatial and density resolution was tested with dedicated phantoms: the Derenzo and the CTP404 phantoms, respectively.
The spatial resolution (left panel) of the ideal setup was found to be 2.4 lp/cm for the ideal setup, 2.0 lp/cm and 1.5 lp/cm for the silicon

pixel and the silicon strip detector based setups, respectively. The noise (middle panel) of the ideal and silicon pixel setups seems to be

similar (5 % and 4.8 %, respectively), while the silicon strip detector based setup reached significantly lower noise (3.3 %). The error of the

density reconstruction is quickly decreasing up to 70-90 iterations, thereafter all saturates, while for the ideal setup it is getting better at

large iteration numbers. The average relative RSP difference (except air) was found to be 0.3 % for the ideal and 0.5 % for the realistic

setups after 600 iterations. The RSP of the air instead of the real 0.001 was found to be 0.036, 0.051 and 0.061 for the ideal, the silicon

pixel and the silicon strip setups. The density resolution was found to be significantly better than the required 1 % RSP accuracy, except of

the low density region. The spatial resolution approached, but did not reach the expected 2.5 lp/cm.

SIMULATIONS WITH THE ALGORITHM

Unit Ideal setup Silicon pixel Silicon strip

Layer material budget ( Τ𝑥 𝑋0) - 0 4.2 × 10−3 8.5 × 10−3

Distance between layers mm − 50 50

Spatial resolution μm 0 5 66

Angular resolution (130-230 MeV/u) mrad 0 1.7 − 2.9 3.1 − 4.6

Correlation (130-230 MeV/u) mrad×mm 0 −5 × 10−4 −8.7 × 10−2

Statistical WEPL resolution mm 0 3 3

A single-sided detector design with a 230 MeV/u pencil beam was investigated. Three different detector layer was

investigated: the first is an idealized detector with no measurement errors, the second is a silicon pixel detector and the third is

a silicon strip detector based setup. The data taking was simulated with Monte Carlo method using Geant4 (version 11.0.0)

with GATE (version 9.2). In the reference physics list settings QGSP BIC EMY was activated for the calculations. . The beam and

the phantom were modeled appropriately in the simulation, while the measurement uncertainties were assigned in the next

step randomly to the simulated values.



Novel points:

Richardson – Lucy algorithm
(first applied for pCT)

Probability-density based
trajectory model

Measurement uncertainties in
most likely path calculations

Single-sided setup:



Results:

Spatial resolution (MTF10%):
ideal: 2.4 lp/cm & realistic: 2.0 lp/cm

Relative stopping power (RSP) accuracy:
0.3 % for ideal & 0.5 % for realistic setup

Image noise: around 5 % for both cases

Spatial resolution RSP accuracy
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